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Abstract: We consider a receding horizon control scheme without terminal constraints in which
the stage cost is defined by economic criteria, i.e., not necessarily linked to a stabilization or
tracking problem. We analyze the performance of the resulting receding horizon controller with a
particular focus on the case of optimal steady states for the corresponding averaged infinite horizon
problem. Using a turnpike property and suitable controllability properties we prove near optimal
performance of the controller and convergence of the closed loop solution to a neighborhood of the
optimal steady state. Several examples illustrate our findings numerically and show how to verify
the imposed assumptions.

1 Introduction

In this paper we investigate the performance of receding horizon control schemes with gen-
eral stage costs. In receding horizon control — often also called model predictive control
(MPC) — a feedback law is synthesized from the first elements of finite horizon optimal
control sequences which are iteratively computed along the closed loop solution. This pro-
cedure has by now become a standard method for the optimization based stabilization and
tracking control of linear and nonlinear systems. In stabilization problems, the stage cost
of the underlying finite horizon optimal control problem typically penalizes the distance to
a desired equilibrium or time varying reference solution. While there is an ample literature
on the analysis of stabilizing receding horizon schemes — see, e.g., the survey paper [10] or
the monographs [8, 12] and the extensive lists of references therein — results for schemes
employing stage costs not related to stabilization and tracking are much more scarce. Due
to the fact that in these schemes the stage cost ¢ usually reflects an economic criterion
rather than a distance to a reference, they are often called economic MPC or economic
receding horizon control.

*Research supported by the DFG Priority Research Program 1305 and by the EU-ITN SADCO
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The receding horizon approach to economic problems is on the one hand appealing because
it naturally yields a control function in feedback form. However, a probably even more
important advantage is its ability to solve infinite horizon optimal control problems numer-
ically with much lower computational effort than classical approaches like, e.g., dynamic
programming. This is because the finite horizon problems have to be solved only locally in
space and are thus much less affected by the curse of dimensionality, i.e., by the growth of
computational complexity with increasing space dimension. Indeed, as, e.g., the examples
in [8] show, using state-of-the-art optimization algorithms the method is nowadays able to
handle even discretized PDE models with satisfactory accuracy.

When using receding horizon control in order to reduce the computational burden at-
tached to infinite horizon optimal control problems, the question whether the resulting
solution approximates the infinite horizon optimal solution becomes important. Indeed,
while research in stabilizing MPC is often focused on issues like stability and feasibility,
approximate optimality is the natural property to look at when the main objective is the
optimization of a given cost criterion. While stability-like properties like the convergence
to optimal steady states are of interest in economic problems, too, they are in general
not a meaningful criterion on their own but only an additional feature once near optimal
performance can be ensured. For economic receding horizon control schemes, these issues
have recently been investigated in [1, 6, 2]. In these papers, conditions are derived under
which the receding horizon closed loop shows optimal performance in terms of the averaged
infinite horizon problem with the same stage cost. Moreover, conditions for the conver-
gence of the closed loop solution towards an optimal equilibrium or a periodic solution are
given. The central idea of the particular receding horizon approach in these references is
as follows: first, one determines an optimal equilibrium or periodic orbit for the infinite
horizon averaged problem and then this solution is used as a terminal constraint for the
finite horizon optimal control problem to be solved in each step of the receding horizon
scheme.

In contrast to these references, in this paper we do not impose any terminal constraints.
Thus, roughly speaking, we investigate whether a receding horizon control scheme is able
to find an optimal operating point or orbit “by itself”, i.e., without having to compute this
point or orbit a priori and providing it as additional information to the algorithm. This
approach reduces the amount of preparatory computations which are needed in order to
set up the scheme, simplifies the optimal control problem to be solved in each step and will
often lead to a larger operating region of the resulting controller, because in the absence
of terminal constraints we do not need to worry about the feasibility of these constraints
for the finite horizon optimal control problem.

The price we pay for these simplifications is on the one hand a more involved analysis using
stronger assumptions on the underlying finite horizon problems. To this end, we provide
sufficient conditions based on a turnpike property and certain controllability assumptions
which will be rigorously verified for a number of examples in this paper. On the other hand,
our approach only yields approximate optimal performance instead of exact optimal per-
formance as in the case of optimal equilibrium or periodic terminal constraints. However,
we will prove that the performance converges to the optimal one as the receding optimiza-
tion horizon grows and by numerical simulations we illustrate that the gap to optimality
actually decreases rapidly for increasing optimization horizon. Moreover, the conditions
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we impose allow to prove approximate optimality of the receding horizon closed loop not
only in an infinite horizon averaged sense but also in a finite horizon averaged sense during
the transient phase, i.e., on the time interval until a neighborhood of the optimal steady
state is reached. To the best of our knowledge results on approximately optimal transient
behavior have not been obtained before in the economic MPC literature. While our general
results are formulated in an abstract setting which covers various types of optimal solu-
tions including certain types of periodic orbits, for the derivation of checkable sufficient
conditions we focus on the particular case of optimal equilibria.

The paper is organized as follows. After formulating the problem and premilinary results
in Section 2 we discuss three motivating examples in Section 3. These examples on the
one hand illustrate the very good performance of the receding horizon scheme without
stabilizing terminal constraints and on the other hand help to identify reasonable conditions
to be imposed in the subsequent sections. General results on value convergence are given
in Section 4, in which we first present a proposition which derives performance bounds
from the existence of certain trajectories and then present a theorem which gives sufficient
conditions on the finite horizon optimal trajectories and value functions under which such
trajectories can be constructed. The conditions of this theorem are further investigated
in Sections 5 and 6. Here we derive checkable sufficient conditions based on a turnpike
property and suitable controllability conditions which can be rigorously checked in all our
motivating examples. While Sections 5 and 6 mainly focus on the case of optimal steady
states, in Section 7 we present an example which shows that our results also apply to
certain classes of optimal periodic orbits. In Section 8 we investigate the limiting behavior
of the receding horizon closed loop. Particularly, we give conditions for the convergence of
the receding horizon closed loop solution towards (a neighborhood of) the infinite horizon
optimal solution and show that the estimates derived in this section also imply approximate
optimality during the transient phase, cf. Remark 8.7. Finally, Section 9 concludes the

paper.

2 Problem formulation and preliminaries

We consider discrete time control systems with state x € X and control values u € U,
where X and U are normed spaces with norms denoted by || - ||. The control system under
consideration is given by

w(k+1) = fz(k), u(k)) (2.1)
with f : X x U — X. For a given control sequence u = (u(0),...,u(K — 1)) € UX or
u = (u(0),u(l),...) € U*®, by zy(k,x) we denote the solution of (2.1) with initial value
x =x,(0,2) € X.

For given admissible sets of states X C X and control values U C U and an initial value
x € X we call the control sequences u € UX satisfying

y(k,z) €X forall k=0,...,K

admissible. The set of all admissible control sequences is denoted by UX (z). Similarly, we
define the set U (x) of admissible control sequences of infinite length. Since the emphasis
of the analysis in this paper is on optimality rather than on feasibility, for simplicity of
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exposition we assume U™ (z) # 0 for all z € X i.e., that for each initial value z € X we
can find a trajectory staying inside X for all future times. This condition may be relaxed
if desired, using, e.g., the techniques from [8, Sections 8.2-8.3] or [11].

Given a feedback map p: X — U, we denote the solutions of the closed loop system

w(k+1) = f(x(k), w(x(k)))

by x,(k) or by x,(k,x) if we want to emphasize the dependence on the initial value x =
x,(0). We say that a feedback law p is admissible if it renders the admissible set X (forward)
invariant, i.e., if f(z,u(z)) € X holds for all x € X. Note that U*(z) # 0 for all z € X
immediately implies that such a feedback law exists.

Our goal is now to find an admissible feedback controller which yields trajectories with
guaranteed bounds on the average cost, preferably as small as possible. To this end, for a
given running cost ¢ : X x U — R we define the averaged functionals and optimal value
functions

MZ

In(z,u) = Uy (k,x),u(k)), Vn(z) = inf Jy(z,u),
0 uelUN ()
Joo(x,u) = lim supJ (z,u) and Vye(z) = inf  Joo(x,u).
N—oo u€U> ()
Here we assume that ¢ is bounded from below on X, i.e., that fpi, = infyex yev €(z, u)

is finite. This assumption immediately yields Jy(z,u) > lpin and Joo(z,u) > lyin for all
admissible control sequences. In order to simplify the exposition in what follows, we assume
that (not necessarily unique) optimal control sequences for Jy exist which we denote by
uy .. Formally, we assume that for each x € X and each N € N there exists uy , € UN(z)
satisfying

Vn(z) = In (2, U ,)-

Similarly to the open loop functionals, we can define the average cost of the closed loop
solution for any feedback law u by

1 K—1
Jr(z,p) = Uzy(k,x), p(zu(k, x)))
k:O
Joo(z,pp) = limsup Jg(z, p).
K—oo

In order to find a feedback u we will apply a receding horizon control scheme, also known
as model predictive control (MPC). This method consists of solving the open loop opti-
mization problem of minimizing Jy(z,w) with initial value z = z,(k) at each sampling
instant k for some given optimization horizon N € N and then defining the feedback value
w(x) = pun(z) to be the first element of the corresponding optimal control sequence, i.e.,

pn () = up . (0).

Since nowadays efficient algorithms for the necessary online minimization of Jy(x,u) are
available (see, e.g., [8, Chapter 10]), this method is computationally feasible for large classes
of systems.
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Our goal in this paper is to derive upper bounds for the functionals Jx(z,uy) and
Joo(x, uy) depending on the optimization horizon N. While the upper bounds we de-
duce are in general not necessarily optimal, we are able to identify certain situations in
which they actually are. Particularly, in the presence of optimal equilibria we can formulate
checkable sufficient conditions for this property which are linked to the classical turnpike
property and certain controllability assumptions, cf. the discussion at the end of Section 6.
Still, our general setting does not necessarily need the existence of an optimal equilbrium,
cf. e.g., Examples 5.7 and 7.1.

We end this section by introducing some basic notation and preliminary results. For subsets
Y C X we denote the distance of a point € X to Y by |z|y := inf ey ||z — y||. The open
ball with radius 6 > 0 around a set Y C X will be denoted by Bs(Y) := {z € X | |z|y < d}.
For sets consisting of one element Y = {y} we also write B;s(y) instead of Bs(Y). With Koo
we denote the set of continuous functions « : Rar — Rar which are strictly increasing and
unbounded with a(0) = 0. With Ly we denote the set of functions 6 : N — Ry which are
(not necessarily strictly) decreasing with limy_, ., 6(k) = 0.

In our analysis we will make extensive use of the dynamic programming principle, cf. [3].
The form of this principle which applies here states that for the optimal control sequence
u}y , for the problem with finite horizon N and each K € {1,..., N — 1} the equality
K—1
1 N-K
V() = & > Uy, (K, 2), uy o (k) + ——VN-K (2ug (K, 7)) (2.2)
k=0

holds. As a consequence, for pn(z) = ujy ,(0) we get

Viv() = oo i () + Vv (G i ().
This implies the equation
Uz, pn(z)) = NVn(z) = (N = VN1 (f (2, pn (). (2.3)

3 DMotivating examples

In order to illustrate how receding horizon control without terminal constraints performs
for problems with economic cost, we look at three motivating examples. All simulations
in this section and in the remainder of the paper were carried out with the MATLAB
routine nmpc.m (cf. [8, Appendix A] and www.nmpc-book.com) which uses the fmincon
optimization routine.

Example 3.1 (see also [7]) Consider the control system
z(k+1) =2x(k) + u(k)

with X = U = R and U = [-2,2]. The running cost ¢ is chosen such that the control effort
is penalized quadratically, i.e., £(z,u) = u? and we consider the admissible sets X = [—a, ]
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with ¢ = 0.5 and @ = 1. Hence, the optimal control problem consists of keeping the system
inside the admissible set X with minimal average control effort, cf. also [7].

For this problem, it is easily seen that an optimal way of keeping the solutions inside X
in the infinite horizon averaged sense is to steer the system to the equilibrium z¢ = 0 in
a finite number of steps k¥’ and set u(k) = u® = 0 for k > k' which leads to Joo(x,u) = 0.
Since £(z,u) > 0 for all z and w, this is the optimal value of J, i.e., Voo(x) = 0 for all
xz e X.

As shown in [7], this example does not satisfy the usual conditions imposed on receding
horizon control schemes in the literature. Nevertheless, the receding horizon feedback pn
produces approximately optimal closed loop solutions. Figure 3.1 shows the infinite horizon
averaged value Joo(x,pun) for the receding horizon strategy thus obtained for different
optimization horizons N and the two admissible sets X = [—1, 1] (solid) and X = [-0.5,0.5]
(dashed). The values are plotted on a logarithmic scale and indicate that J(z, un) — 0
exponentially fast as N — oo.

J_(05m)

Figure 3.1: Joo(z, pun) for N =2,...,15 and z = 0.5, X = [1, 1] (solid) and X = [-0.5,0.5]
(dashed)

We observe: for increasing optimization horizon N the closed loop infinite horizon averaged
values Joo (2, p) improve and approach the optimum Vo (z) = 0 as N — oo. On the other
hand, for the larger admissible set X = [—1, 1] the values are larger — despite the fact that
the infinite horizon optimal value does not depend on the choice of X.

Figure 3.2 shows the corresponding closed loop trajectories for X = [—0.5,0.5] with opti-
mization horizon N =5 (solid) and N = 10 (dashed).

It is interesting to compare the closed loop trajectories with the optimal open loop trajec-

tories in each step of the scheme, as illustrated in Figure 3.3 for X = [—1,1] and N = 5.
While the closed loop trajectory approaches a neighborhood of x* = 0, the optimal open
loop trajectories tend towards the upper boundary = = 1 of the admissible set X = [—1, 1].

O

Example 3.2 The second example is a simple one dimensional economic growth model
introduced in [4], see also [9]. While the problem was considered in discounted form in these
references, here we consider a version with averaged optimality criterion. Furthermore, we
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5 (solid), N=10 (dashed)

15 20 25 30

Figure 3.2: x,, (k,x) for N = 5 (solid) and N = 10 (dashed), both for z = 0.5 and
X = [-0.5,0.5]
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(k) (solid) and optimal predictions (dashed)

x
uN

Figure 3.3: Optimal predictions z,z (k, 2y, (k)) (dashed) within the receding horizon
optimization for N =5, x = 0.5 and X = [—1, 1]

change the sign of the stage cost in order to convert the original maximization problem
into a minimization problem such that it fits our setting. The dynamics of the system is

z(k+1) = u(k)

and the stage cost is
lz,u) = —In(Az® — u).

Here we use the parameters A = 5 and o = 0.34 and impose the state constraints X = [0, 10]
and the control constraints U = [0.1,5]. Observing that each x € U = [0.1,5] is an
equilibrium for the (unique) control value u = x, the optimal equilibrium value of the
stage cost is

0° ;= min/
iy (.),

which (with the help of Maple) evaluates to £¢ = — In(3)—In(11)+501n(2)/33+501n(5) /33—
171n(17)/33 ~ —1.467276 and is attained at 2¢ = 17'7/3310%6/3317/100 ~ 2.234421. Figure
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3.4(left) shows the MPC closed loop trajectory (solid) and the optimal predicted open loop
trajectory (dashed) for each sampling instant for N = 5 and initial value zg = 5.

0

10
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ol N SONININININ RSN N N N N =810}

R R T T R T T
15¢ LS WV U W W W VO VO O O W T
E L e e S S S S N
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1r L e SRR ST R EER SRR
L e S S A O S S S
L L T AU AU AN R SR WU SR SN S WS WU W
0.5 L
L A T T S T T T

0 5 10 15 20
n

Figure 3.4: Closed loop trajectory x,, (k,xo) (solid) and optimal predictions x,(k, z,, (k))
(dashed) for Example 3.2 for N = 5 and z¢ = 5 (left) and J (5, un) — €€ for N =2,...,10
(right)

Here, the open loop trajectories first approach and then stay near a value of z ~ x¢ for a
while before they eventually tend to 0. The resulting MPC closed loop trajectory converges
to x & x¢. Since the trajectory converges to a point near x¢, one may expect that the infinite
horizon optimal cost is also close to the optimal equilibrium cost ¢¢. Figure 3.4(right), in
which the difference J (5, un) — £¢ is plotted for different optimization horizons N on
a logarithmic scale confirms that this is indeed the case; more precisely, the difference
decreases exponentially for growing N. The figure also shows that even for rather small
optimization horizons the difference between the MPC average closed loop value Jo (5, tin)
and the optimal equilibrium value £¢ is very small. O
Example 3.3 Our final example in this section is an unmatched setpoint example taken
from [1], where it was considered with terminal constraints. The dynamics is again one-
dimensional with dynamics and cost function

50u? + 622, x>0
(k+1) = 0.52(k) + 15u(t) =75, Hw,u) = { 0.2522 + 50u? + 3.34zu, z < 0.
where 0 > 0 is a small value in order to make the cost function strictly convex; in our
computations we chose § = 0.01. The goal of the z-part of cost function is to keep the
state at z* = 0, however, since the control needed for staying at this equilibrium is ©v* = 0.5,
the cost in this equilibrium is ¢(z*, ©*) = 12.5 and thus this is not the optimal equilibrium
in terms of the cost function. In fact, the optimal equilibrium is given by z¢ = —2145/536 ~
—4.002 with control u® = 393/1072 and ¢¢ = ¢(x¢,u®) = 124857/21440 ~ 5.824, which can
be seen as a compromise between the distance to the desired state * = 0 and the necessary
control effort, measured in terms of the stage cost.

Figure 3.5(left) shows the MPC closed loop trajectory (solid) and the optimal predicted
open loop trajectory (dashed) for each sampling instant for N = 5 and initial value zg = 5.
For the computations we imposed the state and control constraints X = U = [-10, 10].
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open loop trajectories (dashed) and closed loop trajectory (solid)
6r
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Figure 3.5: Closed loop trajectory z,, (k, o) (solid) and optimal predictions x,(k, z,, (k))
(dashed) for Example 3.2 for N = 5 and z¢ = 5 (left) and J (5, un) — €€ for N =2,...,10
(right)

The behavior is similar to Figure 3.4(left) in Example 3.2: the open loop trajectories first
approach and then stay near a value of x ~ x¢ for a while before they eventually tend to
a value near —8. The resulting MPC closed loop trajectory converges to x ~ x°. Again,
one may thus expect that the infinite horizon optimal cost is also close to the optimal
equilibrium cost ¢¢. Figure 3.5(right) shows the difference Joo (5, un) — ¢¢ is plotted for
different optimization horizons N on a logarithmic scale. Again, the figure confirms that the
averaged value of the MPC closed loop is close to the optimal equilibrium value, although
in this example numerical errors in the optimization routine become visible for N > 5
which prevent the convergence to be as nice as in Figure 3.1 or 3.4(right). Still, the values
are very close to the optimal equlibrium value £¢. a

4 Value convergence

Our goal in this section is to investigate the dependence of Ju(x, un) on N. The following
Proposition 4.1 gives an upper bound for this value. Its proof uses the classical receding
horizon proof technique to prolong a suitable control sequence of length N in order to obtain
a sequence of length NV +1 for which the difference between Jy 1 and Vy can be estimated.
However, since we have seen in Figure 3.3 that the optimal trajectories for the finite horizon
problem end up at the boundary of the admissible set, in the setting considered in this paper
it is in general not efficient to construct a suitable prolonged control sequence by adding
an additional element at the end. Instead, we use control sequences in which an additional
element is inserted at an arbitrary place into the control sequence. In the following theorem
we assume that a suitably extended control sequence with an additional element inserted
at time ky , has already been constructed and formulate conditions on this sequence under
which we can derive estimates on Joo(x, uy). Sufficient conditions under which such a
sequence can be constructed will then be introduced in the subsequent Theorem 4.2. In
order to facilitate this construction, in Proposition 4.1 we do not assume optimality of the
control sequence and corresponding trajectory without the additional element, but rather
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only approximate optimality with a suitable bound on the error term.

Proposition 4.1 Assume there are Ny > 0 and d1, 2 € Ly such that for each z € X and
N > Ny there exists a control sequence uy ; € UN*! and kng € {0,..., N} satisfying the
following conditions.

(i) The inequality

N
Ta(e) = S0 Mg, (b, ), e () < Vi) + 61(N)/N

Kk
holds.
(ii) There exists £y € R such that for all x € X the inequality
U 2uy , (kN2 ), uNz(ENz)) < Lo+ 62(N)

holds.

Then the inequalities

JK(QZ,MN) < %VN(QJ) — %VN(JJ“N<K)) + 4o + 51(N — 1) + 52(N - 1) (4.1)

and
Joo(zy un) < lg+ 01 (N — 1)+ 5o(N — 1) (4.2)

hold for all z € X, all N > Ny + 1 and all K € N.

Proof: Fix v € X and N > Ny + 1. Abbreviating z(k) = x,, (k, x), from (2.3) for any
k > 0 we get

%E(w(k),uzv(x(k))) _ %VN(:c(k)) _ NI; Ly (ke +1)).
Summing up for £k =0,..., K — 1 then yields
1 K-—1
Ticlw, ) = 42 Y (k) pv (@ (k)
k=0
K-1
= <gVN($(k)) - N[; 1VN71(5C(]‘7 + 1)))
k=0
= V(a(0) = S V(e (K))
K-1
b 3 (NV (a(h) — (N = )V (a(k))). (4.3)
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Now we investigate the terms in (4.3). Property (i) with N —1 in place of N and x = z(k)
implies

(N —1)Vn_1(z(k)) > (N -— 1)jN,1(x(k)) -0 (N —-1).
Furthermore, by optimality of Vi we get
VN<x(k)) < JN(x(k)7 UNfl,z(k))'

Combining these inequalities, using the definition of Jx and Jj, and (ii), for the summands
of (4.3) we get

NVn(z(k)) — (N = 1)VN_1(x(k))
< NJn(z(k),un—100) — (N = 1)Jy_q(x(k)) + 01(N — 1)
= UTuy_y o0 BN 10(k)> T(EN-12(6)))s UN-1,2k) (N — 1)) + 61(N — 1)
< by 4 6a(N —1)+01(N —1). (4.4)

Recalling that 2(0) = z and inserting (4.4) for k =1,..., K — 1 into (4.3) yields

N N -1
Jr(z,pn) < gVN(ﬂﬁ)—

K
+ LI; ! <fo +02(N = 1) + 01 (N — 1))

Vn-1(z(K))

Using (4.4) for k = K and dividing by K furthermore yields

N -1 N 1
_ < 1 _ _ _ )
—Viv-1(2(K)) £ — =V (@(K)) + 2= (o + 62(N = 1) + a1 (N = 1))
Thus, we get
N N
JK(:C,,MN) < EVN(&") — ?VN(:C(K» + 4y + (52<N - 1) + (51(N — 1),
ie., (4.1). Inequality (4.2) follows from (4.1) by letting K — oo since Vy(z(K)) >
gmin- U

In order to check whether the conditions of Proposition 4.1 are satisfied for a given exam-
ple, we need to be able to construct the control sequence uy, of length N + 1 from an
optimal control sequence with horizon N by inserting an additional element at time k.
The following theorem gives conditions on the finite horizon optimal value functions and
trajectories under which such a construction is possible. Its statement is constructive in
the sense that uy , meeting the assumptions of Proposition 4.1 is explicitly constructed in
the proof and the conditions imposed in the proposition can be rigorously checked for all
our motivating examples, as shown in the subsequent sections.

Theorem 4.2 Assume that there exists a set Y C X and a value ¢y > 0 such that for
each z € Y there is a control value u € U with f(z,u) € Y and £(x,u) < fy. Assume
furthermore that there exist & > 0 such that the following properties hold.
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(a) There exists v, 7, € Koo such that for all § € (0,6] and all z € Bs(Y) there is u, € U
such that f(z,u;) € X and the inequalities

|f(zyug)ly <vp(00)  and Lz, uy) < Lo+ 7e(5)
hold.

(b) There exists Ng € Ny and 7y € Koo such that for all § € (0,8], all N € N with
N > Ny and all x € Bs(Y) and y € Y the inequality

Vn(z) = Vn(y)| < (0)/N
holds.

(c) There exists o € Ly and N; € N with Ny > Ny for Ny € Ny from (b), such that for
each z € X and each N > N there exists an optimal trajectory @,z (-, ) satisfying
2wy, (kz,z)|ly < o(N) for some k; € {0,..., N — No}.

Then there exists No € N such that the inequalities

Ji (@, pun) < %VN(@“) = %VN(%N(K)) +Llo+e(N—1) (4.5)

and
Joo(,pn) < lop+e(N —1) (4.6)

hold for all z € X, K € N, all N > Ny + 1 and € € Ly given by ¢(N) = vy (o(N)) +
W(vr(o(N))) +7ve(o(N)). If, in addition,

Vn(y) < Vi(x) (4.7)

holds for all N € N, y € Y and = € B;(Y), then the assertion holds for ¢(N) =
W (7 (@(N))) +7e(a(N)).

Proof: We first prove the general case and discuss the modifications for the case (4.7) at
the end of the proof. We show that the assumptions of Proposition 4.1 hold for 6;(N) =
W(o(N)) + v (vr(e(N))) and 62(IN) = v¢(c(N)) and then use this theorem in order to
conclude the assertion. Note that d1,ds € Ly and thus also € € Ly.

To establish the assumptions of Proposition 4.1, we choose No > Nj such that o(Ny) < 6§
and v¢(o(N2)) < 4 holds for o from (c) and ¢ from (a). Now pick N > Ny, x € X and
the corresponding optimal control u}, , € UN(z) from (c). Let k; be the time index from
(c), abbreviate ' = xyx, (kz,7) and let g be the control value from (a) for z = /. Let
2" = f(a',uy) and let ﬁj‘v_k%m,, be an optimal control sequence for initial value x = x”

and horizon N — k,. Using these values, we define the control sequence uy , € UN* ()
by

uy (), E=0,...,ky;—1
un (k) == Uy, k= ky (4.8)
uyn_ g o(k—ks—1), k=k,+1,...,N
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This implies
Ty, (k) = Tuy, (k,x), for k=0,..., kg,

2'ly < o(N), |2"ly = [f(2/, u)ly < 7p(o(N)) (4.9)

and
(2! ug) < o+ ve(a(N)). (4.10)

Using the fact that (b) implies Vy(y) = Vn(y/) for all y,y" € Y, from (4.9) and (b) it
follows that we can pick an arbitrary y € Y in order to conclude the inequality

wlsle(V)
K
Y (o(N)) +Ify(v('yf(o(N))) _ VK(J;/H‘Sl;V) (4.11)

Vi(a") < Vik(y)+

< VK(IL‘/) +

for any K € N with K > Ny. By (c) we have that K = N — k, > Ny. Now we distinguish

two cases:

In case N — k, > 1 we can use (4.11) with K = N — k, > Ny in order to obtain

N
1
N — Z (Tuy o (ks 2),une(k) = Inog, (2", 0N g, 0r) = VN-r.(2”)
k=ky+1
61(N)
< ! )
< Vn_k, (l’ ) + N — k. (4 12)

Setting k, v = k, in Assumption (i) of Proposition 4.1, in case N — k, > 1 we then obtain

N
In(x) = N Z (Tun,. (k,2), uno(k))

k;ékz

ke—1 1 N

1 ~
==§V§:K%WAKUA@)+N:§: U@y, (b un e (K))
k=0 k=ks+1
N

N — kg N
= Vn(@) = = Vi () + N Z (Tu, (ky un o (K))
k=kz+

N —k, N —k, 0
IV (o) + (m%mﬂ+;£é>

= Vn(z)+01(N)/N

< Vn(z)—

where we have used (2.2) in the third step and (4.12) in the fourth step. This shows
Assumption (i) of Proposition 4.1 with §1(N) = vy (on) + v (v¢(o(N))).

In case N — k, = 0 we obtain

N—

N
1 1
TN@) = D U, () una () = = S €y, (5 (F) = V()
k=0

)_l

ktky
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and thus Assumption (i) of Proposition 4.1 holds with arbitrary d;(/N). Hence, in both
cases Assumption (i) of Proposition 4.1 holds with §1(N) =y (on) + W (v(a(N))).

Furthermore, from (4.10) we get
E(SUuN,z (k:ca 55)7 uN,x(ka:)) = f(l‘/, um’) <ty + ’W(O’(N))’

i.e., Assumption (ii) of Proposition 4.1 with d2(N) = ~(o(N)). Thus, Proposition 4.1
applies and (4.5) and (4.6) follow with e(IN) = 61 (IN)+62(N) = yv (a(INV))+w (vs(o(N)))+
v¢(o(N)). This finishes the proof in the general case.

In case (4.7) holds, we can improve (4.11) to

Vi (2") < Vi (y) +

which shows that we can choose 61(N) = vy (y¢(c(N)) in this case. Continuing as above
with this modified d; shows the assertion with e(N) = 01(N) + d2(N) = v (v¢(a(N))) +
U

Ye(o(N)).

While Condition (a) from Theorem 4.2 is quite easy to check using continuity of f and
¢, Conditions (b) and (c) are much more difficult to verify. In the next two sections we
will thus discuss checkable sufficient conditions for Conditions (b) and (c). We start with
Condition (c).

5 Optimal steady states and the turnpike property

Condition (¢) demands that the optimal solution “passes by” near the set Y. In this
section we mainly investigate this property for the important special case where Y =
{z¢} is an equilibrium. We will in particular derive a checkable sufficient condition based
on the so called turnpike property and an asymptotic controllability condition. Some
remarks on more general cases of Y are given at the end of the section. We start with the
following definition which defines infinite horizon optimality of an optimal steady state or
equilibrium.

Definition 5.1 A pair (z¢,u®) € XxU is called an equilibrium or steady state if f(x¢, u®) =
x¢ holds. For a given steady state and stage cost ¢ we say that the system is optimally
operated at steady state if for each initial value x € X and each admissible control sequence
u € U (z) the inequality

liminf Jy(z,u) > £(x° u®)

N—oo

holds. O

A checkable sufficient condition for this property is obtained by the following procedure
taken from [2]. We define a modified cost

Uz, u) = L(z,u) + ANz) — A(u) (5.1)
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for a given function A : X — R. One easily verifies that the inequality mingex v 0z, uf) <

0(z€,u®) = £(x°, u) holds. Now we assume that the identity

: _ e &

xer}rgl’bneUﬁ(ac,u) = L(z%,u®) (5.2)
holds, a property referred to as dissipativity in [2]. One easily checks that this property is
satisfied for Example 3.1 for A = 0. A little computation (with the help of Maple) reveals
that (5.2) holds for Example 3.2 with A(z) = oz with o = 1716/33107/3310 /561 ~ 0.230553.
For Example 3.3, inequality (5.2) holds for A\(z) = ox with o = 41619/26800 ~ 1.552948.
Thus, for both examples we can choose A as a linear function which is also the approach
taken in [6] and [5, Section 4.4].

The following result is a modified version of [2, Theorem 2] to our setting without terminal
constraints.

Theorem 5.2 Assume that there exists A : X — R" satisfying (5.2) for some steady state
(z¢,u®) € X x U and C := 2sup,¢x |A(x)| < oco. Then the system is optimally operated at
the steady state (¢, u®).

Proof: We define

Then one easily checks that for each » € X and u € UM () the identity
Az)  A@u(N, )

In(z,u) = In(z,u) + ~ N (5.3)
holds. Since u is admissible we get z € X and x,,(/V,u) € X and we can conclude
~ C
In(z,u) < In(z,u) + —. (5.4)

N
On the other hand, due to (5.2) we immediately get Jy(z,u) > £(2¢, u®). This yields

~ C
. . > . . _ > e e
l}\r{riloréf In(z,u) > l}\I/Inglof In(z,u) N2 0(x°,u)
and thus shows the assertion. U

Since in all our examples a continuous A satisfying (5.2) can be found and X is bounded,
hence |A(z)] is bounded over X, this theorem is applicable.

An immediate consequence of Definition 5.1 is the following corollary.

Corollary 5.3 Assume that the system is optimally operated at the steady state x¢, u€
and let the assumptions of Theorem 4.2 hold for Y = {2°}. Then there exists Ny € N such
that the inequality

Joo(x, un) < V() + (N — 1) (5.5)

holds for all x € X and all N > Ns + 1 for ¢ € Ly specified in Theorem 4.2. In particular,
this implies the identity
A}im Joo(x, un) = Vo () (5.6)

for all x € X.



16 LARS GRUNE

Proof: From Definition 5.1 it follows that Vo (z) > ¢(z¢,u¢) holds. On the other hand,
the choice of Y immediately implies that the value £y in Theorem 4.2 can be chosen as
Ly = £(z¢,u’). Now (5.5) follows directly from Theorem 4.2 and (5.6) follows since ¢ € Ly
and the obvious inequality Joo(x, un) > Voo (). U

Now we proceed with the derivation of a sufficient condition for Theorem 4.2(c). In order to
link the optimality at steady states to this condition we use the following stronger version
of (5.2).

There exists v € Ko, such that the inequality

meiﬁl}g(x,U) > 0(af u) + ag((lz — ) (5.7)

holds for all x € X. Again with the help of Maple one checks that this condition is satisfied
for the functions A specified above for Example 3.2 and 3.3. It is not satisfied for Example
3.1 with A = 0, but one can check that it holds, e.g., for A(z) = 22/2. Figure 5.1, which
shows minycp £(x, u) for the three examples, also clearly indicates that (5.7) is satisfied.

Figure 5.1: The functions z — min,epy £(x, u) for Example 3.1, 3.2 and 3.3 (left to right)

The following theorem shows a consequence from (5.7) which is known as the turnpike
property, cf. [5, Section 4.4]. Here we present it in a discrete time version and provide a
quantitative estimate for the value Q..

Theorem 5.4 Assume that there exists A : X — R” satisfying (5.7) for some oy € Koo
and a steady state (z¢ u®) € X x U and C := 2sup,¢x |A(z)| < co. Then for each z € X,
each § > 0, each control sequence u € UV (z) satisfying J(x,u) < £(2¢,u®) + /N and each
e > 0 the value

Qe :=#{k €{0,.... N = 1} [[|lzu(k, z) — 2°|| <&}
satisfies the inequality Q. > N — (6 + C)/ay(e).

Proof: Using (5.4) we obtain the inequality

~ 5
meghmm+%gmwﬁ+%§. (5.8)
Now assume that Q. < N — (6 + C)/ag(e). This means that there exists a set N' C

{0,...,N =1} of N = Q: > (6 + C)/ay(e) times instants such that ||z, (k,z) — z¢|| > ¢
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holds for all £ € A/. This implies

Ty(@u) = ;Zﬁ(:cu(k,f),u(k))—l—]if S Uwalhx), ulk)

/

keN >0(2¢ u )+ (&) ke{0,...N—11\N >0(2¢ )
> N ]‘VQs (00, u®) + () + %e(a;e +uf)
= (a%u) + J_VQE e)
> l(xfuf) + W]Wag(e) = 0(x%u®) + %
This contradicts (5.8) and thus proves the theorem. U

The last ingredient we need in order to conclude Condition (c) of Theorem 4.2 from the
turnpike property is an asymptotic controllability property with respect to the stage cost
£. For its formulation we need the following subclass of X L-functions.

Definition 5.5 We define the class ICLS as the class of summable KL functions which
sum up to a K function, i.e., as the class of functions 5 € KL for which the infinite sum
S22 B(r, k) is finite for all r > 0 and for which v5 : Rf — R given by

va(r) ==Y B(r k)
k=0
satisfies 75 € K. |

The asymptotic controllability property we need is now as follows: We assume that there
exists B € KLS such that for each x € X and each N € N there is a control function
u € UN(z) such that the inequality

U(wu(k, x), u(k)) < £(2fu®) + Bl — 2, k) (5.9)

holds for all k =0,...,N — 1.

This property again holds for all examples from Section 3. Indeed, in all examples it is
possible to steer the system to x€ in one step using an appropriate control value u, and the
corresponding values of £ becomes the smaller the closer x is to x®. Defining the control
sequence u = (ug, u’, u®,...) then yields (5.9) where  can be chosen as summable because
we have £(x,(k,x),u(k)) = €(x¢,u®) for all k > 1.

With this property we can now prove the main theorem of this section.

Theorem 5.6 Assume that there exists A : X — R” satisfying (5.7) for some ay € Koo
and a steady state (z¢,u®) € Xx U and C := 2sup,x |A(z)| < co. Assume, moreover, that
X is bounded and that (5.9) holds. Then Condition (c) of Theorem 4.2 holds for Y = {z°}.
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Proof: The asymptotic controllability assumption immediately yields the inequality

I ) < 0, u) 4 5 rp (e = 2.

Hence, since X and thus ||z — z¢|| is bounded for all z € X we get the inequality

)
Vn(z) < 0(x¢u®) + N

with § = yg(maxzex(||lr — 2¢|]). Now we choose N1 = Ny and set o(IN) arbitrary for
N < Nj and

e (425)

otherwise, with ay € Ko from (5.7). Clearly, this function lies in Ly because as N — oo
the argument of a;l tends to 0 and thus a;l does so, too, since inverse functions of
functions are again K functions. This choice of ¢ implies

i+ C
ag(o(N))
Hence, there are at least Ny time instants k for which ||z, (k, z) — 2¢|| < o(N) holds and

consequently at least one of these k must satisfy & € {0,..., N — Ny}. Condition (c) thus
holds if we choose k, as this k. U

QO’(N) > N — = Np.

Since we have shown during this section that all examples from Section 3 satisfy the con-
ditions of Theorem 5.6, we have thus proved that all examples satisfy Condition (c) of
Theorem 4.2. The proof of Theorem 5.6 moreover reveals why the closed loop value is
larger for larger X. Since both § and C' depend on X, both constants grow as X becomes
larger. Consequently, o(/N) in Condition (c) increases and thus e(N —1) in (4.6) increases,
too. We like to remark, however, that the construction in the proof of Theorem 5.6 does
not necessarily yield the smallest possible o(N). In fact, in our examples «y is a polyno-
mial which implies that o(N) from the proof satisfies o(N) = O(1/N*) for some x > 0.
Numerical evaluation of the optimal trajectories, on the other hand, shows that in all our
examples o(N) decays exponentially in N.

While we conjecture that many arguments in this section can be generalized from the
case Y = {z°} to arbitrary sets Y, for the sake of brevity we restrict ourselves to a brief
discussion of an extension of Corollary 5.3 by means of two examples. It is an easy exercise
to show that this corollary remains true for general subsets Y C X if the right hand side
£(z¢,u®) in the inequality in Definition 5.1 is replaced by ¢y from Proposition 4.2. The
following two examples show the opportunities and limitations of this generalization.

Example 5.7 We consider the state and control value space with X = U = R and ad-
missible sets consisting of only two elements X = U = {0,1}. We use the dynamics
x(k 4+ 1) = u(k) and the cost function

0(0,0):=1, £(0,1):=0, £(1,0):=0 and £(1,1) =1.

Clearly, for each N > 1 the optimal control sequence can be given in feedback form as
u(k) = 1if (k) = 0 and u(k) = 0 if (k) = 1, hence the open loop optimal trajectories
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jump periodically from 0 to 1 and back. The resulting MPC feedback law is py(z) = 1
if =0 and pn(z) = 0 if x = 1 and the resulting closed loop value is Joo(z, un) = 0 for
each = € X which is also the optimal value Vi (x) because ¢(x,u) > 0 for all x € X, u € U.

Due to the discrete nature of the state space Conditions (a) and (b) of Theorem 4.2 are
trivially satisfied for 6 = 1/2 and since the open loop optimal trajectories are periodic
Condition (c) is satisfied for any nonempty set Y C X. However, for Y = {0} or Y = {1}
any fo meeting the assumptions must satisfy ¢y > 1 and thus cannot be used in order to
conclude limy o0 Joo(x, ) = 0. The only choice for which we can get the optimal value
ly = Ve(z) =0is Y = X = {0,1}. The reason for this behavior lies in the fact that the
system is not optimally operated at any of the steady states 0 or 1. Rather, the optimal
solutions need to jump periodically between the two steady states and the more flexible
choice of Y = {0, 1} allows to take this fact into account. o

Example 5.8 While in Example 5.7 it is possible to obtain a tight estimate for Y = {0, 1},
by slightly modifying the example we can construct the situation in which the identity
Hmpy o0 Joo (Z, tn) = Vo () holds but cannot be concluded from Theorem 4.2 regardless
of how Y is chosen. Changing ¢ in Example 5.7 to

0(0,0) :=1, £(0,1):=0, £(1,0):=1/2 and £(1,1) =1

one easily sees that the optimal trajectories remain the same for all N > 1 and that
the infinite horizon optimal value which coincides with the MPC closed loop value equals
Voo(2) = Joo(, un) = 1/4. However, regardless of how Y is chosen it is impossible to meet
the conditions of Proposition 4.2 with ¢y < 1/2. m

Remark 5.9 These examples show that one can in general only conclude the tight up-
per bound limy_,o Joo (2, ) = Voo(x) from Proposition 4.2 if the system is optimally
operated at steady state or if the stage cost is constant along the infinite horizon optimal
trajectories in Y. While these are admittedly special situations, they cover the important
case of optimal equilibria as well as certain types of periodic behavior as illustrated by
Example 7.1, below. Generalizations of our results to larger classes of optimal orbits will
be investigated in future research. a

6 Controllability conditions

In the last section we have seen that the turnpike property together with an asymptotic
controllability property can be used in order to conclude Condition (c) of Theorem 4.2. In
this section we show a similar result for Condition (b) of Theorem 4.2. Again, we focus
on the special case Y = {z¢}. We present a sufficient condition for the required continu-
ity property of Vv based on the turnpike property and the following local controllability
condition:

Assumption 6.1 There exists . > 0, d € N and vz, Yu, Ve € Koo such that for each
trajectory x,, (k,z) with u; € U(z) satisfying z,(k,z) € Bs,(z¢) for all k = 0,...,d and
all z1, o € Bs,(x°) there exists uy € U(x) satisfying

Tuy (d, 1) = T2
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and the estimates
[y (ks 21) = @4y (K, 2)[| < Yo(max{||zr — 2], |22 — 2w, (d, 2)1}),

Jug (k) — w1 (k)| < yu(max{llzr — x|, 22 — 2, (d, 2)[[})

and

[(@uy (K, 1), uz(k)) — Uz, (k, ), ur (k)] < ye(max{||lzy — x|, |22 — 2w, (d, 2)[[})
foral k=0,...,d—1. o

This assumption is satisfied for all examples from Section 3 with d = 1. More precisely,
for Example 3.1 we can choose ug(0) = x92 — 221, for Example 3.2 we set uy(0) = z2 and
for Example 3.3 we choose u2(0) = (x2 — 21/2 4+ 7.5)/15. One checks that the distance of
these control values to u;(0) is proportional to the distance of z1 and =2 to x and x,, (1, x),
respectively. This yields the existence of 7, and -, and from this the existence of . follows
by continuity of ¢ in z and u. Moreover, one can verify that for sufficiently small 6. > 0
the value u1(0) must be in the interior of U, thus u2(0) is also contained in U and is thus
admissible.

More generally, we conjecture that for systems with X C R™ and U C R™ we can conclude
Asumption 6.1 by linearization techniques if the linearization of f in (z¢,u®) is controllable
and the trajectory x,, (k, z) and the values u; (k) lie in the interior of X and U, respectively.

The following lemma shows an important consequence from Assumption 6.1 and the turn-
pike property. For its proof we need another assumption on the modified stage cost ¢,
namely the existence of a,, € Ky such that the inequality

U, u) < 0a°,u) + au(l|lz — 2| + u — u®]) (6.1)
holds. This property is again satisfied for all examples for the modified stage costs from

the last section because these are Lipschitz in = and u and satisfy £(z¢, u®) = £(z¢, u®).

Lemma 6.2 Let the asumptions of Theorem 5.4 and Assumption 6.1 as well as (6.1) hold.
Then there exists N > 0, a function P : N — N with P(N) > N/2 and n: N x R — R
with n(N,r) — 0 if N — oo and r — 0 such that the open loop optimal trajectories with
horizon N > Nj starting in z1 € Bs,(z.) satisfy

s, (kya1) =) < (N, [|lag = 2°]))
forall k =0,..., P(N).
Proof: Using Assumption 6.1 with x1 from the assumption, x = 29 = 2° and u; = u® we

get the estimate
Ja(zr,ug) < (2, u”) +e(ller — z°)

and x,,(d,ug) = z° Picking N > d and extending the control sequence uy by setting
ug(k) = u€ for k =d,..., N we thus obtain

d
In (@1, Uy g,) < I (@1, u2) < 6@ u®) + re(llen — 2°).
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Hence, we can apply Theorem 5.4 to x = 1 and u = ug with 6 = dv.(||z1 — z¢]]).

We pick € > 0 and N € N such that (). > 2d holds in Theorem 5.4. We set P(NN) to be
the largest k such that qu}‘v,zl (k,z1) — z¢|| < € holds. With this choice, P(N) > Q. > 2d
holds. Now we use Assumption 6.1 with 1 = 2 = 2%, v = u® and 3 = Tug . (P(N),z1)
and denote the resulting control sequence by 2. This sequence satisfies

Ja(x€ ug) < (x° u’) + v (e).

Now we pick the control sequence us from the beginning of the proof and define a new
control sequence u via

u2(k)7 k=0,...,d-1
(k) = u®, k=d,...,P(N)—d—
ﬂ2(k—P(N)+d), k=Py—d,..., (N)_l
u’j\,’xl(k), k= P(N),. .,N—l.
By construction of @ the corresponding trajectory satisfies
Ty (ky21), k=0,...,d
valk,z1) = x, k=d,...,P(N)—d
WA zg,(k— P(N)+d,z¢), k=Py—d,...,P(N)
Tuy . (k,x1), k= P(N),...,N.

Using the fact that by the optimality principle the last piece of the trajectory is optimal
for horizon N — P(N), we obtain

P(N)

In(u, 1) = N Jpvy(t, 1) + TVN—P(J\I)(%}*M1 (P(N),z1))

and

. P(N ) N — P(N
IN(UN > 21) = EV )JP(N)(UN,a:pxl) + AN()VN—P(N)(mu}i]’Il (P(N),z1)).

Subtracting the second from the first inequality and using the optimality of J N(“*N,:cpxl)
implies

Jpvy(uy 2, 21) < Jpwvy (@, 71).
Moreover, since z4(P(N),21) = Zuz, . (P(N),z1), by (5.3) we get

JN(U*N,xpxl) - JP(N)(aaxl) - jN(u}(\T,xlaxl) - jP(N)(a7x1)
and thus

Tp(v) (U 2> 1) < Tp(vy (T, 21). (6.2)
From the construction of @ via Assumption 6.1 we now get the estimates

[za(k, z1) — 2 < ve(llzr —2°)) and flu(k) — w®l] < yu(llz1 —2°)
for k=0,...,d—1 and

[za(k, z1) = 2% <72(e) and a(k) = u®] <7u(e)
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for k=P(N)—d+1,...,P(N), while for k =d,...,P(N) —d we get zz(k,z1) = 2° and
u(k) = u®. Using (6.1), for the modified functional this implies

jﬂwﬂ@woS5@ﬂU3+PémaA%ﬂWrﬂfW+%AWn—fﬂﬁ+Pémadmdd+%xdl

On the other hand, if we assume that ||z . (k,z1) — z¢|| > A for some A > 0 and some
ke {0,...,P(N)— 1}, then from (5.7) we get

jP(N)(xlvuR/,:pl) > g(xe’ue) +

Hence, in case that

A > ap Hdau(ya(lzn = 2°)) +vulllar — 2°))) + daw(va(e) +7u(e)))

we get the inequality B N
Jpvy (@1, U ) > Ty (U, 1)

which contradicts (6.2). Thus, we get

A < ag H(dau (o (ller = 2°l) + yulller = 2l)) + daw (e () + 7u(€)))-

The assertion now follows by choosing e = o, '(2(5 + C')/N) which implies P(N) >
N/2 as well as € — 0 as N — oco. Setting N; = 4d then ensures P(N) > 2d for N
and defining

Qe >
> N

(N, [z = 2°)1) = ag ! (daw(yz(lz1 = 2°l) + Yulller = 29013)) + daw(va(e) +7u(€)))

finally shows the assertion. U

Remark 6.3 Under the assumptions of Lemma 6.2 we can conclude that there exists
o' € Ly such that the assertion of Theorem 5.6 holds with P(N) = [N/2], where [r] for
r € R denotes the smallest integer m with m > r. Indeed, following the proof of Lemma
6.2 and choosing o(N) = o, ' (2(6 + C)/N) yields Qo(n)y = N/2 such that we can ensure
that [|zys, (k,2) — 2¢|| < o(N) holds for some k < N/2. Applying then Lemma 6.2 with
r1 = zyy (k,z) and N' = N — k yields k + P(N') > k + [(N — k)/2] > [N/2] which
implies
s, (TN/2],2) — o] < n(N,a(N)) = &'(N).

In fact, in all our examples numerical simulations show that the distance ||z.z (k,z) —2€||

becomes minimal for k = [N/2]. o

Using Lemma 6.2 we can now prove the following main theorem of this section which gives
a sufficient condition for Theorem 4.2(b).

Theorem 6.4 Let the assumptions of Theorem 5.4 as well as Assumption 6.1 and (6.1)
hold. Then Condition (b) of Theorem 4.2 holds for Y = {z°}.
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Proof: We choose Ny € N so large and § > 0 so small that Ny > N; and 6 < 6, for the
values from Lemma 6.2 and Assumption 6.1 holds and such that n(N,r) < J. in Lemma
6.2 holds for all N > Ny and r € (0,0). We show the desired inequality in Condition (b)
for all z,y € Bs(«°) which particularly implies the assertion for y € Y, i.e., y = 2°.

By Lemma 6.2 and since 1(N, ) < 6. and P(N) > d (cf. the construction in the proof of
Lemma 6.2) we know that the optimal trajectory starting in x satisfies

Tuy, , (K, ) € Bs, ()
for k =0,...,d. Thus, we can apply Assumption 6.1 with this z, x1 = y, u; = u}‘vw and
T2 = Tuy (d x) in order to conclude that there exists uy € U%(y) such that z,,(d,y) =
Ty (d, 2) and (@, (k. ), ua(h)) < Uzuy (K, 2),uy (k) <e(lly — 2[) (note that [z —

xul(d )| =0 by choice of x3). Extending the control sequence us by setting ug(k) =
uy (k) for d,..., N —1 then yields

1 N—-1
Vn(y) < JIn(y,u2) = N U2y (K, y), ua(y))
k=0
1 = d
S N ot E(wu*N@(k:,x),u*N,x(x)) + N’YC(”Z/_'TH)
d
= Vn(x) + =7e(lly — ).

N
Setting vy (r) = dv.(|ly — z||) we thus obtain

Vn(y) < Vn(z) +w(llz —yl)/N

and by exchanging = and y we get the converse inequality which shows Condition (b) of
Theorem 4.2. U

Since we have already verified throughout this and the preceding section that all examples
from Section 3 satisfy the assumptions of Theorem 5.6, this shows that Condition (c) of
Theorem 4.2 holds for all these examples. Together with the results from the previous
section and the observation that Condition (a) of Theorem 4.2 holds because of continuity,
this shows that for all examples Theorem 4.2 can be applied with Y = {z¢} and ¢y =
£(z¢,u®). Furthermore, since Corollary 5.3 applies for our examples we obtain the optimal
asymptotic estimate imy_o Joo (, iy ) = Voo(x) for all z € X.

Moreover, one can check that for our examples the functions vy, 7, and vy in Conditions
(a) and (b) of Theorem 4.2 are actually polynomials. Together with the (numerically
observed) fact that o(N) from Theorem 5.6 decays exponentially in N, cf. the discussion
after the proof of Theorem 5.6, this yields that the error term (/N — 1) constructed in the
proof of Theorem 4.2 decays exponentially in N, too.

7 An example of an optimal periodic solution

In this section we present an example which illustrates that — as discussed in Remark
5.9 — our conditions also apply to periodic optimal solutions if the stage cost is constant
along these solutions.
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Example 7.1 Consider the two dimensional control system with z = (21, 22)7 € R? and
u = (u1,u2)’ € R? given by

w(k +1) = A(uz(k))(22(k) + ui (k)z(k)/lz(F)]]),

for x(k) # 0 and z(k + 1) = 0 for z(k) = 0, where

Alug) = < cosuy  sinus > c R2X2

—sinus CoSus

and || - || is the Euclidean norm. We choose the admissible set as the ring X = {z €
R2|3/4 < ||z|| < 2}, the control value set as U = [—5,5] x [~1,1] and the stage cost as
l(z,u) = (u1 +1)% + (ug — 0.1)2. With this cost function, one easily sees that it is optimal
to first steer the system to the circle S = {z € R?||z| = 1} and then use the control
u* = (—=1,0.1)T. Indeed, since f(x,u*) € S and {(z,u*) = 0 for all x € X, using u* we
stay on S with stage cost 0 and thus for any control sequence u, which first steers the
system from = € X to S in finitely many steps and then uses the control u,(k) = u* we
get Joo(x,u;) = 0. Since ¢ > 0, this is obviously the optimal value. Since u} = 0.1 and
thus A(u3) # Id, the corresponding optimal trajectory is not an equilibrium but a periodic
orbit.

Figure 7.1(left) shows the resulting receding horizon closed loop trajectories for N = 4,6,8
and initial values xo = (0,2)7 (outer trajectories) and xg = (0,3/4)7 (inner trajectories),
respectively. The corresponding averaged infinite horizon closed loop costs Ju(xg, ) for
zo = (0,2)" and N =2, ...,14 are plotted in Figure 7.1(right) on a logarithmic scale.

Figure 7.1: left: wz,,(k,x) for N = 4 (solid), N = 6 dashed and N = 8 (dotted) for
zo = (0,2)" (outer trajectories) and zo = (0,3/4)” (inner trajectories)
right: infinite horizon closed loop costs Juo (0, ) for 2o = (0,2)7 and N =2,...,14

As we see, the resulting limit cycle depends on the initial value and its radius is > 1 for
zo = (0,2), < 1 for zg = (0,3/4) and converges to 1 in both cases for increasing N.
Furthermore, in both cases for increasing N the solutions improve and the infinite horizon
closed loop costs approach the optimal value Vi (zg) = 0 exponentially fast. We expect
that a formal proof of this property can be obtained by a generalization of the arguments
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in Sections 5 and 6 to periodic orbits along which ¢ constant. For the sake of brevity,
however, details will be postponed to a future paper.

Again, it is interesting to look at the open loop predictions for the different initial values
which are depicted in Figure 7.2 for N = 4 and zq = (0,2)” and zq = (0, 3/4), respectively.
As in Figure 3.3, the optimal open loop solutions approach the boundary of the admissible
set X but now it depends on the initial value whether the “outer” boundary ||z|| = 2 or
the “inner” boundary ||z|| = 3/4 is approached.

Figure 7.2: Optimal predictions x,(k,z,, (k)) (dashed) within the receding horizon op-
timization for N = 4 with 29 = (0,2)7 (outer trajectories) and zo = (0,3/4)T (inner
trajectories)

8 Convergence results

In our results so far we have developed conditions under which bounds for the values
Joo(z, ) and Jy(x, pn) along the closed loop trajectories can be deduced. In this section,
we investigate the limiting behavior of the closed loop solutions. In all examples discussed
so far we have seen that these solutions converge to a neighborhood of the optimal steady
state or periodic solution. In this section we present a rigorous explanation for this fact.
As an important consequence of this analysis, we moreover show that this convergence
behavior also implies that the receding horizon closed loop solutions exhibit approximately
optimal transient behavior in a finite time averaged sense. The results in this section are
formulated for general sets Y and for this purpose we will generalize some of the properties
from the Sections 5 and 6.

We start our analysis with the following theorem.

Theorem 8.1 (i) Assume there are N1 € N and ¢ € Ly such that the inequality

Tie (2, i) < %VN(:U) - %VN(%N (K)) + €y + 6(N)/ min{ N, K} (8.1)
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holds for all z € X, all N > Ny + 1 and all K € N.

Assume furthermore that there exists a set Y C X and a function n € Ly such that for all
N > Nj the inequality

Va (@) > fo + %aqm) for all 7 € X\ Y with |z]y > n(N) (8.2)
holds for some a € K. Then for all N > Nj 4+ 1 the inequality
[y (R)ly < max{n(N), a1 (6(N))} (8.3)
holds for all £ > N.
(ii) If, moreover, for all N > Nj the inequality
Viv(a) < lo + <o Jaly) (3.4)
holds for some @ € K, then for all N > Ny + 1 the inequality
|2y ()|y < max{n(N), a~" @(|aly) + 5(N))} (8.5)

holds for all k € {1,...,N — 1} and all x € X with V(z) > /.

Proof: (i) We abbreviate z(k) = x,, (k) and observe that for £ > N the identity z(N, z(k—
N)) = z(k) holds. Then, for all N > N; + 1, all £ > N and all z(0) € X the inequality
(8.1) applied with z = x(k — N) and K = N yields

Vn(z(k)) < Vn(z(k = N)) = In(z(k = N), pn) +€o + 6(N)/N. (8.6)
Now by optimality of Vi we have Vy(z(k — N)) < Jy(z(k — N), un). Thus, (8.6) yields
Viv(z(k)) < o+ 6(N)/N.
Hence, we either get |z(k)|y < n(N) or
a(lz(k)ly) < N(Vy(z(k)) — £o) < 6(N)
which implies (8.3).

(ii) From (8.1) with K = k < N we get

Vi (2(k)) < Vi (z) — %JK(:):, ix) + %eo + %5(1\7).

Now Jg(x, un) > Vi (x) > £y yields

Vi () < Viv @) — o Tic (e, ) + ol + 1-0(N) < Viy(a) + 6(N)

Hence, we either get |z(k)|y < n(NV) or

afle(k)lv) < NV (a(k) o) < N(Vi () ~ fo + 5(N)) < dlJohy) + 5(N)
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which implies (8.5). O

Note that the difference between the two parts of the theorem is that Part (i) provides a
bound on the MPC closed loop trajectory z,, (k) for & > N while Part (ii) provides a bound
for k=1,...,N — 1. If both parts hold, then one could also construct a uniform upper
bound of the form 3(||z||y, k) + e(N) which links the property desribed by the theorem to
more standard practical asymptotic stability estimates.

Theorem 8.1 is readily applicable to Example 3.1, at least if we are willing to accept
numerical evidence for verifying some of its assumptions. Indeed, recall from the discussion
at the end of Section 6 that using numerical observations we could compute that the
functions e(N — 1) constructed in Theorem 4.2 decays exponentially for all our examples.
Thus, comparing (4.5) with (8.1) one sees that we can set 6(N) = N(e(N — 1)) in (4.5)
which yields § € Ly because £(IN) decays exponentially; in fact, § decays exponentially,
too. Inequality (8.2) is satisfied, too, which can be either seen using the estimates derived
in [7, Example 4] or by numerical evaluation, which reveals that Viy(z) ~ 322 /N outside a
neighborhood of ¢ = 0 which shrinks down exponentially fast to {z} as N — oco. Hence,
« in (8.2) can be chosen as a(r) = 3r2 and 1 can be chosen to decay exponentially. In
summary, we can expect the MPC closed loop trajectories to end up in an exponentially
shrinking neighborhood of z¢ = 0, which is confirmed by the numerical simulations, cf.
Figure 3.2. Finally, Part (ii) of Theorem 8.1 holds, too, because an upper bound of the
form (8.4) follows from the discussion after (5.9). Numerically, one can also verify the
assumptions of Theorem 8.1 for Example 7.1.

For Examples 3.2 and 3.3 Theorem 8.1 is, however, not directly applicable. Indeed, while
numerical evidence shows that (8.1) holds for all our examples, the lower bound (8.2)
does not hold for Examples 3.2 and 3.3. This is illustrated by the numerically computed
optimal value functions in Figure 8.1. These functions have values well below £y not only
in a neighborhood of z¢ (which would be tolerable in (8.2)) but for all z € X with z > z..

-1.25 T T T T 75

-1.3F
-1.35¢
-1.4¢
“tasf

-1.5¢

-1.55F

16 . . . . 45
0

Figure 8.1: Optimal value functions Vi for Example 3.2(left) and Example 3.3(right), both
for N =10 (solid) and N = 20 (dashed). The dotted line indicates ¢y = ¢(z¢, u®) and the
circle indicates z°.

A remedy for this problem can be obtained once again by considering the modified stage
cost as introduced in Section 5 for our examples. From (5.7) one easily concludes that the
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modified optimal value function satisfies Vi (z) > £(z€, u¢) + +ay(||z —2¢|)) and could thus
be used in Theorem 8.1. The numerically computed optimal value functions in Figure 8.2
illustrate this fact and also show that these functions also satisfy (8.2) (which could also
be checked rigorously using (5.9)).

-1.32 T T T T 7.4
-1.34f
-1.36
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—-1.44
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-1.48

Figure 8.2: Optimal value functions Vy for Example 3.2(left) and Example 3.3(right) with
modified stage cost ¢, both for N = 10 (solid) and N = 20 (dashed). The dotted line
indicates £y = £(z¢,u®) and the circle indicates z€.

Unfortunately, however, when passing from £ to @, the open loop optimal trajectories and
thus also the closed loop trajectories change. For the open loop trajectories of Example
3.2 this is illustrated in Figure 8.3. Hence, we cannot simply apply Theorem 8.1 to the
modified problem.
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Figure 8.3: Optimal trajectories for different initial values and N = 7 for Example 3.2 with
original stage cost ¢(left) and modified stage cost ¢(right)

In [6] and [5, Chapter 4] terminal endpoint constraints of the type x,(N,z) = zy are
imposed in the open loop optimization. With such constraints, one can conclude from (5.3)
that the functionals Jy and Jy only differ by the additive constant A(x) — A(zx) which is
independent of u and consequently the optimal trajectories and thus also the closed loop
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trajectories coincide. Unfortunately, this argument cannot be used in our setting without
terminal constraints and, in fact, the optimal trajectories differ considerably as Figure 8.3
for Example 3.2 shows.

The key to the fact that we can still use the modified problem in order to conclude con-
vergence for the original problem lies in the fact that the optimal trajectories :quvz(n, x)
and gy (n,x) (almost) coincide for small n and since the receding horizon algorithm will
only pick the first element of the optimal control sequence, the receding horizon closed loop
trajectories for the two problems will also be (almost) identical. This similarity between
the optimal trajectories is actually no concidence but can be explained from the turnpike
property. Here we give a version of these properties for optimal trajectories and general
sets Y.

Assumption 8.2 We assume that there exists C’ > 0 such that for each z € X, the
optimal control sequence uj y € UN(x) and each & > 0 the value

Qe :=#P. with P.i={k€{0,....N - 1}||zy (k.2)ly < ¢}

satisfies the inequality Q. > N — C"/ay(e). o

Note that in the case Y = {z°} this is exactly the property Theorem 5.4 yields if we set
C’ = C + 0 and assume the inequality Vi (z) < 0 + £(x¢,u®). As shown in Section 5, this
property is satisfied for all examples from Section 3, cf. the discussion before and the proof
of Theorem 5.6.

In what follows we will frequently apply Assumption 8.2 simultaneously for p € N optimal
trajectories with C’ chosen to be the maximum of the individual constants. Denoting the
respective sets by P2, ..., P we will then need that for a given Ny the intersection

PL=Pln...0nP'N{0,...,N — Ny}

contains at least one time instant P. A straightforward induction yields that if each set PZ
contains at least K elements, then the intersection contains at least pK — (p — 1)N — Ny
elements. Hence, in order to ensure that the intersection P! contains at least m € N
elements we need that each P! contains at least K > ((p — 1)N + Ny + m)/p elements.
This is guaranteed for the choice

_ pC’
e > a! <NN0m) | (8.7)

Note that for fixed Ny, p and m the right hand side of (8.7) tends to 0 as N — oc.

Alternatively, we could use the bound £ > ¢/(N) with ¢’ from Remark 6.3 which guarantees
that P can always be chosen as P = [N/2] and thus yields an ¢ which does not depend on
p. However, since we do not necessarily want to employ the assumptions imposed in this
remark, in the remainder of this section we will work with (8.7).

The following lemma shows an important consequence from Assumption 8.2.
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Lemma 8.3 Consider a finite horizon optimal control problem satisfying Assumption 8.2
and Condition (b) from Theorem 4.2 for some Ny € N and § > 0. Then for all z € X,
N > Ny and € < 6 satisfying (8.7) with p = 1 and m = 1, the set P, = P.n{0,..., N —No}
is nonempty and for each P € P/, the identity

N-P

P .
Vn(z) = =Jp(z,uy,) + N

¥ Vn-p(y) + Ri(N,¢)

holds, where u} , € UM () is the optimal control for initial value x and horizon N, y is an
arbitrary point in Y and the remainder term R;([V, ) satisfies

|R1(N,e)| < %’yv(s).

Proof: The fact that P, is nonempty follows from the derivation of (8.7). For the proof

of the claimed identity, from the optimality principle we get

N—-P
N

P
Vn(z) = wJp(z,un,) +

I VN*P(xu}‘V’Z (P, x)). (8.8)

Now Assumption 8.2 and the choice of N and P imply that
‘*”@V,Z(P’ T)y <e<$
from which by Condition (b) of Theorem 4.2 we can conclude
VNP (zuy, (P, 2)) = VN—pP(y)| < w(e)/(N = P). (8.9)

Here y € Y is chosen such that ||zys, (P,2) =yl < |zus, (P, )]y holds but since Condition

(b) of Theorem 4.2 implies that V_p is constant on Y it can actually be chosen arbitrarily.
Combining (8.8) and (8.9) then yields the assertion. U

In the following lemma we make use of a set of control sequence @P(x,a) which for any
P eN, z e X and € > 0 are defined by

T (2,¢) := {u € UP(2) | |zu(P, 2)|y < €}

Lemma 8.4 Assume that the function X is constant on Y and Lipschitz with constant L

in the ball By(Y) with radius § > 0 around Y. Then for all u € ﬁp(x,e) with € < § the

identity
- 1 1
Jp(z,u) = Jp(z,u) + FA@) - FA(Z/) + Ra(u, Pe)

hold with |Ra(u, P,e)| < Lye/P.

Proof: We have

To(@u) = Jp(w,u) + %)\(x) _ %A@:u(a 2)) = Jp(z,u) + %A@:) - %)\(y)  Ro(u, P,e)
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with |Ra(u, Pe)| = |A(y)/P — Mau(P,z))/P| < Ly|zu(P,z)|y/P < Lyxe/P, where y € Y
is chosen as in the proof of Lemma 8.3 and the Lipschitz property can be used because
|z (P, z)|ly < e < ¢ holds. U

In the following lemma we assume that Assumption 8.2 holds for both the original and the
modified optimal control problem. We denote the respective sets of time instants by P-
and 755. Note that for the examples from Section 3 it follows with the same arguments as
in Section 5 that Assumption 8.2 also holds for the modified problem.

Lemma 8.5 Assume that the assumptions of Lemma 8.3 hold for some § > 0 for both
the original and the modified problem, that (8.7) holds for p = 2 and m = 1 and that the
assumption of Lemma 8.4 holds with the same § > 0. Then P, := P. N P-N {0,...,N —
No} # 0 and for each P € P/ the identity

~ . . 1 1
Tpl, iy 0) = Tp(a, u,) + 5A@) = 5A) + Re(Pre)

holds with remainder term bounded by

|R3(P,e)| < 5 (yv(e) + Lae).

ol e

Proof: First note that the choice of ¢ via (8.7) guarantees that P. # (. We pick P € P,
and observe that the assertion of Lemma 8.3 holds for this P for the original as well as for
the modified problem.

) — . < =N
Now for an arbitrary u € UP(ac, ¢) with e < 0 we define a new control sequence u; € U ()
by setting

" {u(k), k=0,...P—1
u = %
' uN—P,mu(P,z)(k_P)v k=P,...,N—1

With the same arguments as in the proof of Lemma 8.3 one sees that the identity

N-—-P
P

holds with |R4(u, Ne)| < 4y (e)/N. This implies

P
In(z,u1) = = Jp(z,u) + Vn-p(y) + Ra(u, N,¢)
N

N-—-P

£Jp(cv,u) > Vin(zx) — Iz

N

VN_p(y) — Ry(u, N,¢).

Combining this estimate with the one from Lemma 8.3 yields

P P
—Jp(z,uy,) = inf —Jp(z,u)+ Ri(N,e)+ Rs(N,¢), (8.10)
N 7 ueﬁp(:ﬁ,a)

where |R5(N,¢e)| < SUP,, 5P (5.2) |R4(u, P,e)|. Using Lemma 8.4 we thus obtain

P~
7JP(:E7U7V,$) = LHPf NJP(:E’U)+R1(N7€)+R5(N75)+R6(N7€)
uel (z)
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where |Rg(N,e)| < 2Psupu€®p(m 0 |Ro(u, P,e)|/N for Ry from Lemma 8.4. Using (8.10)
for the modified problem yields
P~

P~ - -
~Jp(z,iy,) = inf —Jp(x,u)+ Ri(N,e)+ R5(N,¢).
N ueﬁp(z,r)

Combining the last two inequalities we obtain %jp(l‘, Uy ) = %jp(ﬂ?, uy ) — Ri(N,e) —
R5(N,e) — Rg(N,¢e) + El(N, )+ §5(N, ). Now the assertion follows by applying Lemma
8.4 once more and Rs is obtained by adding the individual remainder terms used in the
proof multiplied by N/P. U

With the help of these lemmas we can now extend the convergence theorem to the modified
optimal control problem.

Theorem 8.6 Consider the receding horizon scheme obtained from the optimal control
problems with original cost £. Assume that the problem with original cost ¢ and the
problem with modified cost ¢ satisfy Assumption 8.2 and Condition (b) from Theorem 4.2
for some Ny € N and 6 > 0. Assume furthermore that A is constant on Y and Lipschitz
with constant Ly in the ball Bs(Y) with radius 6 > 0 around Y. Let N; be such that (8.7)
holds for e =8, p =6 and m = 1 for all N > Nj.

(i) Assume that (8.1) holds for the receding horizon problem with original stage cost £ and
that the optimal value functions Vx of the modified problem satisfy (8.2).

Then there exists 0 € Ly such that for all N > Ny + 1 the inequality
|2y (B)]y < max{n(N), a~"(3(N))} (8.11)

holds for all £k > N.
(ii) If, moreover, Vi satisfies (8.4), then the inequality

[0y (B) |y < max{n(N), o~ (@(|z|y) + 6(N))} (8.12)

holds for all N > No+1, all k € {1,...,N —1} and all 2 € X with Vj(z) > /.

Proof: It is sufficient to show that there exists 6 € Ly such that (8.1) holds for the
modified functional and optimal value functions, i.e., that

(o) < V() = 32 Vil () + o+ n~m5{(JvN)f<}

(8.13)
holds, because from this inequality the desired estimates can be concluded just as in the
proof of Theorem 8.1. Note that uy in (8.13) is still the receding horizon feedback law
generated by the original optimal control problem with stage cost ¢, because we want to
establish convergence for the original receding horizon closed loop.

We deduce (8.13) from (8.1) and three identities obtained from the preceding lemmas.
To this end, we will invoke Lemma 8.3 four times and Lemma 8.5 twice. Hence, we use
Assumption 8.2 eight times and thus for ¢ < § we choose N € N such that (8.7) holds for
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p =8 and m = 1. This ensures that we can find a common P € P! for all six trajectories
under consideration which we will use in what follows.

The first identity we will use follows from applying Lemma 8.3 at the points « and x,, (K)
which yields

Vn(z) = Vi (zuy (K))

P . N-P
- NJP(:L'7UN,I> + TVN—P(y) + R%<N7€>
P . N-P
- NJP(xﬂN(K)’uN,xMN(K)) - N VN—P(y) - R%(Na 5)

P . P .
= §IP@uig) = TP @y (K) Ui, o) + RI(N,e) — R¥(N,e) (8.14)

with [Ri(N,e)| < +yv(€). Proceding analogously for the modified problem we analogously
obtain the second identity

VN(l') - VN(JJMN (K))

P . P~ . ~ ~
= yIr@ing) = 5 Ip(@uy (K) Uy g, ) + R{(N,e) = R{(N,e)

with remainder terms satisfying the same bound. The third equation we need is obtained
by applying Lemma 8.5 at the points z and z,,, (K) which yields

Tp(@,uly ) = Tp (2 (K), Uy, (1) = Tp(@, 8 0) = Tp(@uy (K) i, )
1 1
= 5A@) + Sy (K)) + BE(Pe) — Ry(Pre)

with |RE(P, )| bounded as specified in Lemma 8.5. Using first (5.3), then (8.1) and then
the first identity followed by the third and the second we obtain

Jr(z, un) — Lo

= k() M) — M ()~ Lo

< V(o) = TV (K)ot S oA @) — oA (K)

= %JP(:Ev'U*N,x) - gJP(x#N(K)vu}(V,xuN(K)) + %R%(N, £) — %R%(N,E)
() 1 1

min{N, K} + E)\(@ - ?A(‘THN(K))

— %jp(x,a*]v,x) - gfp(x,m (K) g, k) T %R%(N, €) - %R?(st)
+ %R%(P,a) %R%(P, )+mlf{(%)m

— %sz(x)—KVN(x“N(K))Jr%R%(N, ) %R?(N’e)
+ %R%(P,s) IlzRé(P,s)—ERi(N,eHER%(N, )+mlj{(]]\\,i)K}
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An inspection of the remainder terms shows that the modulus of each of them can be
bounded by a term of the form 77 (¢) where r(c) — 0 as € — 0. Choosing ¢ depending on
N such that equality holds in (8.7) for p = 8 and m = 1, we obtain that ¢ — 0 as N — oo
and the choice of N7 guarantees that e(N) < § holds for all N > N;j. Hence, the estimate
holds for all N > N; and we can bound the sum of the error terms by a term of the form
51(N)/K with 6,(N) € Ly. This proves (8.13) with §(N) = §;(N)+8(N) and thus finishes
the proof. U

Remark 8.7 Beyond convergence, the techniques from this section also allow to conclude
that the finite horizon value of the receding horizon closed loop trajectory during the
transient phase is optimal up to an error term vanishing as N — oo. Here, “transient
phase” refers to the time until the trajectory reaches a prescribed neighborhood of Y. More
precisely, for all P, K € N with P < K and r > 0 we consider the set of control sequences
UX (2,7, P) for which |z,(k,z)|y < r holds for k = P,...,K — 1, i.c., all sequences for
which the corresponding trajectories end up in the neighborhood B, (Y) after time P. We
show that there exists P € N with P — oo as N — oo such that up to an error term
vanishing as N — oo the value Jx (2, uy) is smaller than Jg (2, u) for all u € UK (z,r, P).

To this end, we need the property of the optimal trajectories guaranteed by Lemma 6.2.
Generalized to arbitrary sets Y, this property demands that there exists N3 € N and
n:NxRf — R with n(N,r) — 0if N — oo and r — 0 such that the open loop optimal
trajectories with horizon N > Nj starting in x; € Bs, () satisfy

[Ty, (ks z1)ly < 0N, |21]y) (8.15)

for all k = 0,...,P(N) with P(N) > N/2. Again, this property holds for all examples
from Section 3 as shown in Section 6.

In order to derive the transient estimate, assume that the open loop trajectories of the
original problem satisfy Assumption 8.2 and that the closed loop solution x,, converges
to a neighborhood of Y with radius (V) with r € Ly, as ensured, e.g., by Theorem 8.1 or
Theorem 8.6 if we abbreviate the right hand side of (8.3) or (8.11) by r(N). Throughout
the derivation we will invoke Assumption 8.2 three times (via Lemma 8.3) and we will need
that P! has at least 3(N — Ny)/4 elements. Hence, we assume that N > 0 is large enough
in order to ensure (8.7) for the ¢ > 0 under consideration, p = 3 and m = [3(N — Ny)/4].

Assume that there exists p € K such that for all sufficiently small » > 0 and all z € B,(Y)
and u € U with f(x,u) € B,(Y) the inequality

U,u) > Lo — p(r) (8.16)

holds. Observe that also this condition is satisfied in all our examples.

Then for each u € UK (z,r, P) we get the estimate

K-1
K 1 P Z é(l'u(k,l‘),uN(.l‘“N(k;’x))) > (g — p('r(N))
k=P
and thus . o
Traw) 2 e Jp(e,u) + =g (to = pl0).
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: P : —P o
Since each u € U (x,r, P) satisfies u|(y__p_13 € U (,7), this implies

P K-P
_inf  Jg(z,u) > — inf  Jp(z,u) +
w€lX (a,r,P) ) K

(bo = p(r)))- (8.17)
On the other hand, using (8.14) and setting §(N) = (N —1) and R(N, ¢) = |R{(N,¢)/N +
R%(N,e)/N|, (4.5) becomes

T ) € V@) = TVl () + o+ 5(N)

= b ) — TP (), Uy, (K)) + b+ 6(N) + - R(N,2)
Here we choose P € P! such that P < P(N) from (8.15). Such a P exists because our
choice of N guarantees that P. C {0,..., N — Ny} has at least m = [3(IN — Ny)/4]| elements
which implies min P, < N — Ny — [3(N — Ny)/4] < 3(N — Np)/4 < N/2. Moreover, the
choice of m implies that P. N {0,...,[N/2]} has at least [(N — Np)/4] elements, thus
P > (N — Np)/4 and in particular P — oo as N — oo.

Now for K > N, from (8.15) and (8.16) we obtain the inequality Jp(z, (K), u}k\ﬂxm (K)) >
Ly — p(n(N,r(N))) for n from (8.15). Hence we can conclude
P . K-P P

Jr(z,pn) < ?JP(%UN@) + T& 5P
Finally, using (8.10) and defining € to be minimal with (8.7) with p = 3 and m = [3(N —
No)/4] (which implies e — 0 as N — o0), we obtain that up to an error term vanishing as
N — oo the value Jp(x, u}y ) is optimal among all trajectories which satisfy |z, (P, z)ly <
r(N). Formally, combining all error terms which tend to 0 as N — oo in one function
A € Ly, this yields

(n(N,r(N)))+0(N) + %R(N,s).

K-P

P
Jr(z, un) < inf Ejp(w,u)—i— by + A(N).

wel” (z,r(N))

Comparing this estimate with (8.17), enlarging A in order to include the term p(r(N)),
one thus obtains
Jr(z,pn) < inf Jr(z,u) + A(N).
ueUX (z,r(N),P)
Thus, the value Jg (x, ) is — up to an error term of order N — smaller than the value of
all trajectories which end up in the neighborhood B,.(n)(Y) after at most P steps. O

9 Conclusions and outlook

We have derived conditions under which a receding horizon control scheme yields ap-
proximately optimal average infinite horizon performance for the resulting closed loop
trajectories. The conditions can be checked by means of a turnpike property and suit-
able controllability properties and have been rigorously verified for a number of examples.
Moreover, conditions for convergence to the optimal steady state (or more general optimal
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solution sets Y) and approximately optimal averaged finite horizon performance during the
transient phase could be obtained.

Future research will include the extension to discounted infinite horizon problems and the
investigation of optimal periodic orbits along which the stage cost ¢ is not necessarily
constant. Moreover, we plan to extend the closed loop convergence results in this paper to
a Lyapunov function based stability analysis for the receding horizon closed loop.
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